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ABSTRACT

Blue whales were targeted in the North Pacific from 1905-1971 and are listed as
endangered by the TUCN. Despite decades without whaling, abundance estimates
for eastern North Pacific (ENP) blue whales (Balaenoptera musculus) suggest lictle evi-
dence for a recent increase. One possible reason is fatal strikes by large ships, which
have affected populations of other cetaceans and resulted in mitigation. We used a
population dynamics model to assess the trends and status of ENP blue whales, and
the effects of ship strikes. We estimate the population likely never dropped below
460 individuals, and is at 97% of carrying capacity (95% interval 62%—99%). These
results suggest density dependence, not ship strikes, is the key reason for the
observed lack of increase. We also estimate future strikes will likely have a minimal
impact; for example, an 11-fold increase in vessels would lead to a 50% chance the
long-term population would be considered depleted. Although we estimate ship
strike mitigation would have minimal impacts on population trends and status, cur-
rent levels of ship strikes are likely above legal limits set by the U.S. The recovery of
ENP blue whales from whaling demonstrates the ability of blue whale populations
to rebuild under careful management.

Key words: blue whale, Balaenoptera musculus, ship strikes, recovery, eastern North
Pacific, Santa Barbara Channel, status.

Blue whales (Balaenoptera musculus) are distributed throughout the world’s oceans.
From the early 1900s to the 1970s they were targeted by commercial whaling opera-
tions, and this depleted Antarctic blue whales (Branch ez #/. 2004) and likely other
populations. The species as a whole is listed as endangered by the IUCN (Reilly ez a/.
2008). In the North Pacific, 9,773 blue whales were caught from 1905 to 1971
(Monnahan ez /. 2014), and the population in the eastern North Pacific is considered
a “depleted” and “strategic” population under the U.S. Marine Mammal Protection
Act (MMPA; Carretta ez al. 2012).

Although the International Whaling Commission (IWC) has formally considered
only one population of blue whales in the North Pacific (Donovan 1991), there is
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evidence for a more complex population structure. Two populations in particular
have been proposed: the eastern (ENP) and western (WNP) North Pacific blue whale
populations, although some authors (Reeves ¢t z/. 1998) have speculated that up to
five populations exist.

The main evidence for separate ENP and WNP populations is the difference in
acoustic calls between whales found in the eastern and western North Pacific (Stafford
et al. 2001) and significant differences in length between whales in the eastern and
western North Pacific (Gilpatrick and Perryman 2008). The distinctiveness of the
ENP population comes from demonstrated links among the eastern Tropical Pacific,
Gulf of California, and Gulf of Alaska from satellite tags and photographic identifica-
tions (Mate ¢t a/. 1999, Calambokidis ez a/. 2009, Bailey ez 2/. 2010) and genetic
links between blue whales in the Gulf of California and the west coast of the United
States (Costa-Urrutia ez a/. 2013), although no genetic analyses have been performed
on blue whales in other regions. Taken together, these studies provide evidence that a
single population occupies the entire eastern North Pacific. While there is substantial
evidence for the ENP population, the focus of our study, the population structure of
the central and western North Pacific is less clear.

A series of abundance estimates for the ENP population from 1993-2008 (Ca-
lambokidis and Barlow 2004; Calambokidis e #/. 2007, 20094) show no clear
increase in abundance, despite commercial whaling ending in 1971. One hypothesis
for the observed pattern is density dependence, while another is continued sources of
anthropogenic mortality that may be hindering the growth of the population.

The only known source of anthropogenic mortality to ENP blue whales is fatal col-
lisions between whales and vessels (“ship strikes”; Carretta er «/. 2012), although
other sources, such as noise and chemical pollution, and fishery interactions may also
impact them, and in a synergistic way. The most risky area for blue whales is the
Santa Barbara Channel, where shipping lanes intersect with common feeding areas,
leading to an average of 1.8 blue whale strikes reported per year in 2005—2010 (Red-
fern er 2/. 2013). In addition, two ship strike deaths were recorded off Washington
State during 1980—-2005 (Douglas ez /. 2008).

These are all the known blue whale ship strikes recorded on the west coast of the
United States during this period. However, these documented values likely underesti-
mate actual ship strikes, because struck whales may go unreported or misidentified for
a variety of reasons, or remain undetected since blue whale carcasses initially sink
(Cassoff et al. 2011). For instance, a collision may only cause internal damage and go
unrecognized as a ship strike, or the carcass could sink before being identified or
noticed (Laist ez #/. 2001). A study on North Atlantic right whales (Ewbalaena glacialis)
estimated a 17% carcass detection rate (Kraus ez #/. 2005), and Redfern ez 2. (2013)
applied this rate to Santa Barbara Channel blue whale ship strikes to estimate 10.6 blue
whales struck per year, without adjusting for other sources of mortality (e.g., Vander-
laan ez al. 2009). Although the magnitude of ship strikes is uncertain, it is likely above
the legal “Potential Biological Removal” (PBR) level of 3.1 whales per year (Carretta
et al. 2012, Redfern ez a/. 2013). This has led to speculation that ship strikes may be
limiting the growth of the ENP population and calls for further research into potential
approaches for mitigation (Berman-Kowalewski ez «/. 2010, Redfern ez «/. 2013).

Blue whales are not the only cetacean species impacted by collisions with vessels,
and a variety of monitoring and mitigation techniques have been proposed for other
whale populations, such as onboard observers, remote sensing, passive acoustic
monitoring to better detect and avoid whales, and Marine Protected Areas (Stark
et al. 2003, Bearzi 2012). Speed restrictions and shifts in shipping lanes have been
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implemented for critically endangered populations of other cetacean species, and were
effective in reducing the risk of collisions for North Atlantic right whales (Interna-
tional Maritime Organization 2006, Vanderlaan and Taggart 2007, U.S. Federal
Register 2008, Conn and Silber 2013). Voluntary speed restrictions were imple-
mented in southern California, but have been ineffective in reducing vessel speeds
(McKenna er 2/. 2012), while moving the shipping lanes in the Santa Barbara Chan-
nel would have a limited impact on the rate of blue whale and vessel interactions,
because blue whales are evenly dispersed (Redfern ez #/. 2013). However, other pro-
posed measures could reduce whale-vessel interactions in the future, and we aimed to
broadly test the impact of hypothetical mitigation scenarios.

In this study we used one population dynamics model to estimate current growth
with no assumptions about vessels and minimal assumptions about model structure.
We used another model to estimate past, present, and future trends in abundance and
status for ENP blue whales, and then test the ship-strike vs. density-dependence
hypotheses for slowed growth. Finally, we quantified the potential impact of future
ship strikes on status under different hypothetical mitigation scenarios.

METHODS

We modeled vessel numbers, ship strikes, and the population dynamics of the
ENP blue whale population from 1905 to 2050. We assumed negligible catches
before 1905 because the available technology could not cope with their speed and size
(Tpnnessen and Johnsen 1982). The analyses were conducted within a Bayesian
framework to incorporate informative biological information and assign probability
distributions to parameters and derived quantities of interest.

Estimating Population Dynamics

To estimate population growth over the period of published abundance estimates
(1993-2008), without any assumptions about vessels, density dependence, or past
dynamics, we fit a log-linear model:

In(N,) = In(N1gg3) + m(y — 1993) + ¢, (1)

where N3 is the estimated population size in the year of the first abundance esti-
mate, 72 is a an estimated growth rate term, and &, ~ N (O, 65) is the assumed error

term. The log-linear model does not incorporate density dependence so it cannot be
used to estimate population status.

To assess the past, present, and future trends in abundance, including the effect of
ship strikes, we used a discrete theta-logistic model which has been presented to the
IWC for other exploited cetacean populations (e.g., Baker and Clapham 2004, Zerbini

et al. 2006):
0
N,
Nyi1 =N, + N, (1 — (f) ) -C, =5, (2)

where N, is the population size in year y, 7 is the intrinsic rate of growth, K is the car-
rying capacity parameter, 0 is a shape parameter that shifts the level of maximum
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productivity, C, is the catch, and §, is the number of ship strikes, which are sub-
tracted in the same way as the commercial catches, and whose estimation is detailed
below.

Here we set 0 = 2.39, corresponding to maximum productivity at 60% of K, as is
common practice for the IWC (e.g., Baker and Clapham 2004, Zerbini ez a/. 2006),
and explored the sensitivity to this assumption (Appendix S1). We further ignored
process error and assumed the population was at carrying capacity before the start of
commercial exploitation (i.e., N, < 1905 = K).

As is typical of analyses with the theta-logistic model, the nonlinear correlation
between estimates of 7 and K led to numerical convergence issues. We therefore repa-
rameterized Equation (2) utilizing the fact that MSY = rK0/(0 + 1)"" * ' and setting
K=MSY@+1)"0~ Y/0r, so it became:

0
70N,
Ny =N, +N,[ 1 - Y0+ )T -C, -8, (3)

Reparameterizing the model in this way is a numerical convenience and results in
the same posteriors but faster convergence times.

The first set of data used to fit the population dynamics models are five abundance
estimates from 1993 to 2008 (Table 1; Calambokidis and Barlow 2004; Calamboki-
dis ez al. 2007, 20095). These estimates are assumed to be independent and log-
normally distributed with likelihood

2
b:
s (1n(ns>) ~1n(N,) )
Labundance = H T exXp 252 ’
=1 Nob=, /2707 gy

where 62 = ln(CVf + 1) is the variance on the log scale for year y, N;bs is the
observed absolute abundance and N, is the predicted abundance from a population
dynamics model (Eq. 1, 3). Line-transect estimates were also available for this popula-
tion, but were excluded because they measure a variable and biased proportion of the
population depending on the year (Calambokidis ez «/. 20095).

The abundance estimates are sufficient for the log-linear model but the theta-logis-
tic also requires catches and ship strikes. We used 1,000 catch series, estimated using
Monte Carlo methods in Monnahan e #/. (2014), to include the uncertainty in
catches into this analysis. The ship strikes were modeled separately as detailed below.

(4)

Table 1. Photographic mark-recapture estimates and coefficients of variation (CV) used to
fit the population dynamics and log-linear models.

Year Estimate (O\%
1993 2,000 0.20
1997 1,756 0.21
2002 1,781 0.23
2006 2,842 0.29

2008 2,497 0.18
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The two models used in this study provided different information relevant to the
population trends of the ENP blue whale. The log-linear model estimated recent
population trends without assumptions about historical catches or ship strikes. The
discrete theta-logistic model provided estimates of the carrying capacity of the popu-
lation and the intrinsic rate of growth, from which past and future trends in abun-
dance and status could be determined.

Estimating Ship Strikes

Past and future ship strikes were a key part of the analysis, but precise time series
of these values were unavailable. We therefore estimated the annual number of fatally
struck whales for each year and incorporated them into Equation (3). We assumed
ship strikes were proportional to the product of the number of whales and vessels in
the shipping lanes. For example, one would expect few strikes if abundance was high
but vessel traffic was minimal (e.g., preexploitation) or if abundance was low and ves-
sel traffic high (e.g., ship strikes depleting the population). We modeled ship strikes
in each year as:

Sy =N,V (5)

where S is the estimated fatal ship strikes during year y, N, is the estimated popula-
tion size from Equation (3), V, is the estimated number of vessels (defined below),
and ¢ is an estimated parameter which scaled the estimated ship strikes.

There is substantial uncertainty about the number of ship strikes in 2013 (which
we use here as data). We used 10 per year as a base case, and tested the sensitivity of
this assumption by including a scenario where 35 was considered as a high case.
Much higher levels are unlikely, but possible (see Appendix S1). We further assumed
that observed ship strikes in 2013, SZBSB, were Poisson distributed with mean 5,43
so that the likelihood was:

(52013 )5‘2)3515{37320]3
Larikes = ey (6)
85015+

where 5013 is the model estimate of the number of strikes during 2013 from Equa-
tion (5). Estimating the strikes during year y required an estimate of the number of
vessels, V,. We defined a “vessel” as a ship moving through ENP blue whale territory
that was large and fast enough that a collision would be fatal. Data on the historical
vessel traffic in the eastern North Pacific were unavailable, but the number of vessels
worldwide larger than 100 gross tons was available from 1890 to 2003 (as used in
Laist ¢t «/. (2001); Table 2). We assumed the worldwide vessel traffic was propor-
tional to vessel traffic in ENP blue whale habitat, and that it followed a logistic curve:

V,—
Vy = Vyfl + yyvyfl <1 - IJ< 1>5 (7)

where V), is the predicted number of vessels during year y, #, is the intrinsic rate of
growth of the number of vessels, and K, is the asymptote. This model also needs a
parameter to initialize the vessel trajectory. We parameterized the model with V95,
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Table 2. Historical vessel traffic. Data on vessels over 100 gross tons worldwide used in the
vessel model to infer changes in vessel traffic over time.

Year Vessels x 10° Year Vessels x 10°
1890 11.1 1950 30.9
1900 15.9 1960 36.3
1910 22.5 1970 52.4
1920 26.5 1980 79.8
1930 30.0 1990 78.4
1939 29.7 2003 89.9

which minimized parameter correlation, and helped to improve the numerical effi-
ciency of the fitting process.

We assumed that errors between observed vessel numbers and model predictions
were independent and normally distributed with an unknown variance parameter, so
the likelihood of the vessel model was:

o) 2
(v, = o)

1
L, = - ex s 8
essels H \/W p 2 O'f ( )

where V;bs is the number of observed vessels (Table 2), and o7 is the estimated
variance.

Estimating Currvent and Future Status

The MMPA considers a population “depleted” if it falls below its level of “maxi-
mum net productivity” (MNPL), which in this case is at 60% of carrying capacity
since 0 = 2.39 was assumed in model (3). We adopted the MMPA definition and
define the status of the population as “recovered” if it is above its MNPL and depleted
otherwise, and where recovery is the process of becoming recovered. Thus the past,
present, and future status of the population is determined by the relative abundance,
i.e., the abundance in a year relative to the carrying capacity: N,/K, using Equation
(3). The posterior distributions for status depended on the assumptions made in the
model, particularly the choice of prior distribution for » (see Appendix S1) and the
number of observed ship strikes in 2013. We therefore compared posteriors across
scenarios to assess the impact each assumption had on the results of this analysis.

Estimating the future status of ENP blue whales depends on the number of ship
strikes, which are influenced by the number of vessels and potential mitigation sce-
narios. We explored future status in two ways: a “short-term” and “long-term”
approach.

The short-term approach compared status for three hypothetical mitigation strate-
gies under vessel model projections. It was impossible to predict the exact effect of
particular mitigation strategies, so we used the following mitigation scenarios to
quantify the impacts of potential mitigation on future status.

Status quo—No measures to mitigate mortalities are implemented and the rate of
strikes remain the same into the future: ¢;acus quo = ¢ for y > 2013, in Equation (5).

Mitigation—Some hypothetical action is taken to reduce the rate of strikes by half
after 2013, so that ¢picigation = ¢/2.
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Elimination—In this extreme case ship strikes were eliminated completely after
2013, i.e., Celimination = 0. This scenario provided a “best-possible” case against which
to judge the relative impact of the other scenarios.

Mitigation scenarios only occurred after 2013 and thus had no impact on the fits of
the model or the estimates of current status. Substantial differences between these
three scenarios would suggest ship strikes are threatening the status of the popula-
tion, and this risk should be minimized. This short-term approach estimated the
impact of ship strikes over the next several decades using the vessel model.

The long-term approach addressed future status without making any assumptions
about future vessel traffic or mitigation scenarios. Instead, we assumed a constant
level of vessel traffic and estimated the equilibrium relative abundance by projecting
the model forward 100 yr. This process generated a posterior distribution for the
equilibrium relative abundance and was repeated over a range from 0- to 20-fold the
estimated vessels in 2013. If values close to V5,5 led to a low equilibrium relative
abundance then the current level of vessel traffic would have a large impact on the
future status of this population. In contrast, if blue whale abundance remained high
for cases with high numbers of vessels, then the population is more resilient to ship
strikes.

We ran the model under four scenarios: two priors for 7 and two levels of observed
ships strikes in 2013. Details of model fitting and Bayesian diagnostics can be found
in Appendix S1.

REsuLTS
Population Dynamics

We estimated a growth rate of 7 = 0.02/yr (interval® -0.011-0.052) using the
log-linear model, corresponding to a probability of positive growth of 0.9. Thus,
there is evidence that the population increased in size from 1993 to 2008.

For the theta-logistic model, results are shown for 0 =2.39 since current status was
robust to the value of 0 used (Fig. S1). For the base case (i.¢., uninformative  prior
and S%SB = 10) the prewhaling abundance, K, was 2,210 (interval 1,823-3 721)
Estimates of K changed little with the informative » prior and different levels of S o013
(Table 3). The choice of prior for influenced the posterior distribution for » substan-
tially (Fig. 1A, B), indicating there was little information about this parameter in the
data. In contrast, the informative prior for » had a much smaller effect of decreasing
the upper tail of the posterior for K (Fig. 1D). This suggests that the results for esti-
mates for carrying capacity are robust across the assumptions explored in this analysis.

Ship Strikes

The vessel model for the base case predicted that vessel traffic grew under an intrin-
sic rate of 7, = 0.022/yr (interval 0.017-0.148). The asymptotic number of vessels was
estimated to be K, = 283 thousands of vessels over 100 metric tons (interval 112—
489), with the broad interval resulting because the data contained little information
about this parameter (i.c., there is little evidence for the rate of increase in vessel traf-
fic dropping). The future projections of the vessels are uncertain, ranging from

*This and all subsequent intervals are 95% Bayesian credible intervals.
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Figure 1. Prior and marginal posterior probability distributions for the parameters of the
theta-logistic population dynamics model for § ‘2’%513 = 10 and both priors for 7 (columns).

leveling out within the next 10 yr to continuing to grow at an almost exponential
rate (Fig. 2). Assumptions regarding priors for » and the value of 533513 had virtually
no effect on the vessel model fits because the population model was essentially inde-
pendent of the historical ship strikes within the plausible range (Fig. S2).

The estimated annual historical ship strikes were a product of the estimated abun-
dance and vessels. As expected, the assumption about Sggsls directly influences the
estimated trajectory of historical strikes (Fig. 3). For the base case there was a total of
534 strikes (interval 269—053) from 1905 to 2013, and 1,790 (interval 1,181 to
2,650) if 538313 = 35. The prior on 7 had little impact on the estimated numbers of
strikes (results not shown). The estimate of the total number of whales caught by
commercial whalers over the same period was 2,963 (interval 2,460-3,389; Monna-
han e al. 2014), so ship strikes were less than catches, but still substantial, particu-

larly for the 8505, = 35 strikes case.

Curvent and Future Status

We estimated a 0.978 probability the population is recovered in 2013, under the
base case and using the MMPA definition of recovered that the population is greater
than 0.6K. This high probability of recovery held across all scenarios explored here
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Figure 2. Results of the vessel model. The points are data from worldwide statistics for ves-
sels over 100 gross tons from Lloyd’s of London, as used in Laist ¢z #/. (2001). Model trajecto-
ries are shown as filled gray areas representing the 0.95, 0.75, 0.5, 0.25, and 0.05 posterior
percentiles.

(Fig. 4), as well as a much wider range of current ship strikes (Fig. S3). The trajectory
of relative abundance over time suggests that the population was lowest in 1931 and
has been increasing ever since, except for a short period in the late 1960s due to
Soviet whaling (Fig. 5). Absolute abundance at the minimum point was 951 (inter-
val 460—1,730) whales, corresponding to 42% (interval 23%—60%) of its original
levels. Median catches were at their highest in the years immediately before this low
point (339 and 275 in 1928-1929; Monnahan ez a/. 2014; Fig. 6).

The short-term approach for quantifying future status used three mitigation sce-
narios. Under the status quo scenario (i.e., no mitigation) the strikes continue to
increase and the median population begins a slight decline (Fig. 7A—C). The decline
in abundance is noticeably slower for the mitigation case where the strikes after 2013
were cut in half (Fig. 7D-F). However, compared to the case with no future strikes
there is little qualitative difference among the three cases (Fig. 7B, E, H). These pat-
terns hold across all scenarios explored (results not shown).

The long-term approach found that an 11-fold increase in the current number of
vessels would lead to an approximately 50% chance that the equilibrium population
would be below its maximum level of productivity and thus depleted (Fig. 8). Using
our vessel model and base case, we found the median ratio of number of vessels in
2050 to 2013 (i.e., the multiplier in 2050) to be about 1.5 (Fig. 8), suggesting an
11-fold increase is not imminent.

DiscussioN

Our analysis suggests that while current levels of ship strikes are likely above legal
limits, they do not immediately threaten the status of the ENP blue whale. This con-
clusion is based on the log-linear model which suggested the population has likely
increased since 1993 (despite ship strikes), and from the theta-logistic model, which
found this growth has slowed due to density dependence, not ship strikes. However,
we have demonstrated an increasing impact to the population as vessel traffic
increases and ship strikes become more common. Mitigation approaches will become
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Figure 3. Results of the ship strike model. Predicted ship strikes for the uninformative
prior for » and observed ship strikes in 2013 as 10 or 35. Annual trajectories (panels A and B)
are shown as filled gray areas representing the 0.95, 0.75, 0.5, 0.25, and 0.05 posterior percen-
tiles. Panels C and D show the posterior distributions of strikes in 2013 (histogram) as well as
the Poisson likelihood (line).

increasingly necessary if the rate of ship strikes increases faster than predicted, the
current level of ship strikes is much higher than the scenarios used here, or other
sources of anthropogenic disturbance or mortality increase. Continued monitoring of
ship strikes and population abundance will provide crucial information about the
health and status of ENP blue whales.

Ship strikes are currently a major concern for other endangered cetacean popula-
tions (e.g., Kraus e 2/. 2005), and we argue incorporating them into population
assessments is a critical step for quantifying and exploring the impact of potential
mitigation strategies. Furthermore, it may be important to consider the impacts on
population status of multiple species, not just the absolute number of ship strikes,
when a mitigation scenario increases strikes for one population and decreases them
for another, as is the case in the Santa Barbara Channel for fin (Balaenoptera physalus)
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and humpback (Megaptera novaeangliae) whales (Redfern et /. 2013). Although we
have shown the ENP blue whale population is not threatened, the current level of
ship strikes is likely above the PBR and hence the legal limits set in the MMPA. Our
focus here was on population trends and status, but there are a variety of legal and
moral reasons to minimize ship strikes as much as possible.

Where possible, we have incorporated uncertainty into our analysis (e.g., historical
catches, past and future trends in vessels, and the estimates of abundance) and
explored cases to test the sensitivity of our results (e.g., Bayesian priors, value for 0,
and current levels of ship strikes). Our findings, that there is no immediate threat to
the population, held across all scenarios tested here, and even when we used the unin-
formative prior on the rate of increase and assumed higher than likely levels of current
strikes (Fig. S3). However, we highlight some further assumptions and caveats that
may influence our results and conclusions.

We used the mark-recapture abundance estimates exclusively for both population
dynamics models and implicitly assumed they were reliable. Some confidence in this
assumption is provided by the fact that line-transect estimates show a similar abso-
lute abundance, although their contrasting downward trend is likely caused by an
expanding distribution, rather than an actual population decline (Calambokidis ez a/.
20094). The trend in mark-recapture estimates is also consistent using different sam-
ples and model types (Calambokidis ez a/. 20095).
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0.25, and 0.05 posterior percentiles. The horizontal lines at 0.6 denote the level below which
the population is considered depleted.
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Figure 6. Absolute abundance, the abundance estimates and anthropogenic mortalities for
SgBSB = 10 and the two priors for 7. The rectangles at the bottom denote total estimated mor-
talities (median catches + median strikes) for each year. The five abundance estimates (points)
are shown with their 95% confidence intervals (bars). Model trajectories are shown as filled
gray areas representing the 0.95, 0.75, 0.5, 0.25, and 0.05 posterior percentiles.
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Figure 7. Results of the short-term approach to future status. Future ship strikes, abun-
dances, and abundances relative to carrying capacity for Sgl(’)sl ;5 = 10 are shown for three mitiga-
tion cases (columns). Model trajectories are shown as filled gray areas representing the 0.95,
0.75, 0.5, 0.25, and 0.05 posterior percentiles. “Status quo” means no additional mitigation,
“mitigation” refers to halving the ship strikes after 2013, and “none” is a complete elimination
of future ship strikes. The horizontal lines at 0.6 denote the level below which the population

is considered depleted.

There is also substantial uncertainty about the past and future number of vessels
and ship strikes. Our vessel model included uncertainty and predicted similar future
trends as another model based on growth in Gross Domestic Product and its relation-
ship with maritime trade and vessels (Eyring ez @/. 2005). The results were also
robust to different levels of ship strikes (10 zs. 35 in 2013; also see Fig. S3), suggest-
ing errors in predicted ship strikes, whether viz errors in predicted vessels or observed
ship strikes, are unlikely to impact our conclusions.

For our main analysis of historical and future trends, we used the theta-logistic
model because the paucity of available data precluded a more complicated model.
This model does have many explicit and implicit assumptions that merit discussion.
We incorporated an informative biological prior for » which indicated the intrinsic
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Figure 8. Results for the long-term approach to future status. Equilibrium abundance rela-
tive to carrying capacity is shown for S‘z’}(’f] 5 = 10 and a range of multipliers of current levels of
vessels. The model was projected forward 100 yr for each posterior sample under a constant
multiplier (x-axis value). Model trajectories are shown as filled gray areas representing the
0.95, 0.75, 0.5, 0.25, and 0.05 posterior percentiles. The probability that the population is
depleted (i.e., below 60% of K) is shown as a curved line. The solid vertical line denotes the
median ratio of vessels in 2050 to 2013, i.e., the multiplier in 2050 estimated by our vessel
model.

growth rate is likely above 0.04, the default value for » assumed when PBR is calcu-
lated for cetacean populations (see, e.g., Carretta et /. 2012), and as large as 0.114
(Appendix S1; Fig. 1B). The data supported a larger value (Fig. 1A), but the model
may have favored recovery by allowing for higher productivity than biologically pos-
sible for this population. However, the conclusions regarding status hold for » > 0.03
and suggest a depleted status only for » < 0.02 (Fig. S4)—indicating our results hold
unless the productivity of this population is much lower than expected based on other
populations (Appendix S1; International Whaling Commission 2013).

Following convention, we assumed carrying capacity was constant across the time
period modeled and that the population was at carrying capacity at the start of whal-
ing in 1905. If the carrying capacity has changed substantially, particularly due to
anthropogenic factors, it is not clear how our results and conclusions would change.

Compared to the current abundance (about 2,200) there were relatively few catches
(about 3,500) spread over seven decades and these ceased four decades ago. As such, it
is not surprising the model estimates a recovered population. Given that the popula-
tion recovered from commercial whaling, it is also not surprising that ship strikes (at
an annual rate much lower than whaling) are not an immediate threat. Thus it is
unlikely that alternative models would lead to qualitatively different conclusions
than found here. Uncertainty in catches was explicitly included in our analysis, but
had minimal impact on the status (Fig. S5), suggesting that our results are also
robust to missing catches.

Our analysis also assumes that there is a single eastern North Pacific blue
whale population, as supported by genetics, morphology, acoustics, satellite tags,
and photographic mark-recapture (Gilpatrick and Perryman 2008, Calambokidis
et al. 20092, Bailey et al. 2010, Costa-Urrutia ez @/. 2013). A more complicated
population structure in the eastern North Pacific is possible and would require
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revisiting this assessment if the ENP is not a single population that encompasses the
geographic range used to estimate ENP catches in Monnahan ez /. (2014).

We estimate that despite seven decades of commercial whaling, ENP blue whales
have recovered and are in no immediate threat from ship strikes. This conclusion con-
flicts with the depleted and strategic designation under the MMPA for ENP blue
whales (Carretta ez @/. 2012). The Antarctic population had abundance relative to car-
rying capacity of 0.7% in 1996 (Branch ¢z a/. 2004) and the Chilean population at
least 7.2% (Williams ez «/. 2011), while the status of other populations of blue
whales is unclear. Thus the ENP population is the only population of blue whales
shown to have recovered from whaling, and we have demonstrated that an exploited
population of blue whales can recover given appropriate conservation measures and
time.

ACKNOWLEDGMENTS

The authors would like to thank Brett T. McClintock for helpful feedback on the manu-
script and David Laist for providing vessel data. We also thank Tim Gerrodette and three
anonymous reviewers whose comments greatly improved the quality and content of the manu-
script. The paper also benefited greatly from discussions with John Calambokidis. This publi-
cation is funded by the Joint Institute for the Study of the Atmosphere and Ocean (JISAO)
under NOAA Cooperative Agreement No. NA10OAR4320148, Contribution No. 2175.

LITERATURE CITED

Bailey, H., B. R. Mate, D. M. Palacios, L. Irvine, S. J. Bograd and D. P. Costa. 2010.
Behavioural estimation of blue whale movements in the Northeast Pacific from state-
space model analysis of satellite tracks. Endangered Species Research 10:93—106.

Baker, C. S., and P. J. Clapham. 2004. Modelling the past and future of whales and whaling.
Trends in Ecology and Evolution 19:365-371.

Bearzi, M. 2012. Cetaceans and MPAs should go hand in hand: A case study in Santa Monica
Bay, California. Ocean and Coastal Management 60:56—59.

Berman-Kowalewski, M., F. M. D. Gulland, S. Wilkin, ez /. 2010. Association between blue
whale (Balaenoptera musculus) mortality and ship strikes along the California coast.
Aquatic Mammals 36:59—-66.

Branch, T. A., K. Matsuoka and T. Miyashita. 2004. Evidence for increases in Antarctic blue
whales based on Bayesian modelling. Marine Mammal Science 20:726-754.

Cassoff, R. M., K. M. Moore, W. A. McLellan, ez @/. 2011. Lethal entanglement in baleen
whales. Diseases of Aquatic Organisms 96(3):175—-185.

Calambokidis, J., and J. Barlow. 2004. Abundance of blue and humpback whales in the
eastern North Pacific estimated by capture-recapture and line-transect methods. Marine
Mammal Science 20:63—85.

Calambokidis, J., A. B. Douglas, E. Falcone and L. Schlender. 2007. Abundance of blue whales
off the US West Coast using photo identification. Final report to Southwest Fisheries
Science Center, La Jolla, CA. 13 pp. Available at http://www.cascadiaresearch.org/
reports/Rep-SWFSC-04-06-Rev3.pdf.

Calambokidis, J., J. Barlow, J. K. B. Ford, T. E. Chandler and A. B. Douglas. 2009z. Insights
into the population structure of blue whales in the Eastern North Pacific from recent
sightings and photographic identification. Marine Mammal Science 25:816-832.

Calambokidis, J., E. Falcone, A. Douglas, L. Schlender and J. Huggins. 20094. Photographic
identification of humpback and blue whales off the U.S. West Coast: Results and



MONNAHAN ET AL.: BLUE WHALE SHIP STRIKES 295

updated abundance estimates from 2008 field season. Final report for contract
AB133F08SE2786, Southwest Fisheries Science Center, La Jolla, CA. 18 pp. Available at
http://www.cascadiaresearch.org/reports/Rep-BmMn-2008-SWEFSC-Rev.pdf.

Carretta, J. V., E. Oleson, D. W. Weller, ¢t «/. 2012. U.S. Pacific marine mammal stock
assessments. U.S. Department of Commerce, NOAA Technical Memorandum, NMFS-
SWESC-504. 378 pp.

Conn, P. B, and G. K. Silber. 2013. Vessel speed restrictions reduce risk of collision-related
mortality for North Atlantic right whales. Ecosphere 4(4):43.

Costa-Urrutia, P., S. Sanvito, N. Victoria-Cota, L. Enriquez-Paredes and D. Gendron. 2013.
Fine-scale population structure of blue whale wintering aggregations in the Gulf of
California. PLOS ONE 8:¢58315.

Donovan, G. 1991. A review of IWC stock boundaries. Report of the International Whaling
Commission (Special Issue 13):39-68.

Douglas, A. B., J. Calambokidis, S. Raverty, S. J. Jeffries, D. M. Lambourn and S. A. Norman.
2008. Incidence of ship strikes of large whales in Washington State. Journal of the
Marine Biological Association of the United Kingdom 88:1121-1132.

Eyring, V., H. W. Kohler, A. Lauer and B. Lemper. 2005. Emissions from
international shipping: 2. Impact of future technologies on scenarios until 2050. Journal
of Geophysical Research: Atmospheres, 110(D17), D17306. doi: 10.1029/
2004jd005620.

Gilpatrick, J. W., Jr. and W. L. Perryman. 2008. Geographic variation in external
morphology of North Pacific and Southern Hemisphere blue whales (Balaenoptera
musculus). Journal of Cetacean Research and Management 10:9-21.

International Maritime Organization. 2006. New and amended existing traffic separation
schemes. COLREG.2/Circ.57. London. Available at http://www.imo.org/blast/blastData
Helper.asp?data_id=14761&filename=57.pdf.

International Whaling Commission. 2013. The fourth intersessional workshop of the review
of maximum sustainable yield rates (MSYR) in baleen whales. Journal of Cetacean
Research and Management SC/65A/RepS5.

Kraus, S. D., M. W. Brown, H. Caswell, ez #/. 2005. North Atlantic right whales in crisis.
Science 309:561-562.

Laist, D. W., A. R. Knowlton, J. G. Mead, A. S. Collet and M. Podesta. 2001. Collisions
between ships and whales. Marine Mammal Science 17:35-75.

Mate, B. R., B. A. Lagerquist and J. Calambokidis. 1999. Movements of North Pacific blue
whales during the feeding season off southern California and their southern fall
migration. Marine Mammal Science 15:1246-1257.

McKenna, M. F., S. L. Katz, C. Condit and S. Walbridge. 2012. Response of commercial ships
to a voluntary speed reduction measure: Are voluntary strategies adequate for mitigating
ship-strike risk? Coastal Management 40:634-650.

Monnahan, C. C., T. A. Branch, K. M. Stafford, Y. V. Ivashchenko and E. M. Oleson. 2014.
Estimating historical eastern North Pacific blue whale catches using spatial calling
patterns. PLOS ONE 9:¢98974.

Redfern, J., M. McKenna, T. Moore, ¢ «/. 2013. Assessing the risk of ships striking large
whales in marine spatial planning. Conservation Biology 27:292-302.

Reeves, R. R., P. J. Clapham, R. L. Brownell, Jr. and G. K. Silber. 1998. Recovery plan for
the blue whale (Balaenoptera musculus). Office of Protected Resources, National Marine
Fisheries Service, National Oceanic and Atmospheric Administration, Silver Spring,
MD.

Reilly, S. B., J. L. Bannister, P. B. Best, ¢ @/. 2008. Balaenoptera musculus. TUCN Red List of
Threatened Species. Version 2012.2. IUCN, Gland, Switzerland.

Stafford, K. M., S. L. Nieukirk and C. G. Fox. 2001. Geographic and seasonal variation of blue
whale calls in the North Pacific. Journal of Cetacean Research and Management 3:65—
76.


info:doi/10.1029/2004jd005620
info:doi/10.1029/2004jd005620

296 MARINE MAMMAL SCIENCE, VOL. 31, NO. 1, 2015

Stark, H., P. Parthasarathy and R. N. Johnson. 2003. Considerations in designing a marine-
mammal—ship collision avoidance system based on aerial imagery by an unmanned
airborne vehicle. Optical Engineering 42:11-17.

Tgnnessen, J. N., and A. O. Johnsen. 1982. The history of modern whaling. C. Hurst & Co.,
London, U.K.

U.S. Federal Register. 2008. Final rule to implement speed restrictions to reduce the
threat of ship collisions with North Atlantic right whales. FR 73(198):60173 (10
October 2008). National Marine Fisheries Service, National Oceanic and
Atmospheric Administration, Department of Commerce, Washington, DC. Available at
hetp://www.gpo.gov/fdsys/pkg/FR-2008-10-10/pdf/E8-24177 .pdf.

Vanderlaan, A. S. M., and C. T. Taggart. 2007. Vessel collisions with whales: The probability
of lethal injury based on vessel speed. Marine Mammal Science 23:144-156.

Vanderlaan, A. S., J. J. Corbett, S. L. Green, e a/. 2009. Probability and mitigation of vessel
encounters with North Atlantic right whales. Endangered Species Research 6:273-285.

Williams, R., S. L. Hedley, T. A. Branch, M. V. Bravington, A. N. Zerbini and K. P. Findlay.
2011. Chilean blue whales as a case study to illustrate methods to estimate abundance
and evaluate conservation status of rare species. Conservation Biology 25:526-535.

Zerbini, A. N., E. Ward, M. H. Engel, A. Andriolo and P. G. Kinas. 2006. A Bayesian
assessment of the conservation status of humpback whales (Megaptera novacangliae) in the
western South Atlantic Ocean (Breeding Stock A). IWC Paper SC/AOG/HW45. 21 pp.

Received: 29 October 2013
Accepted: 30 June 2014

SUPPORTING INFORMATION

The following supporting information is available for this article online at htep://
onlinelibrary.wiley.com/doi/10.1111/mms.12157/suppinfo.

Appendix S1. Sensitivity analyses to 0 and ship strike levels, and further details of
Bayesian priors and model fitting.

Figure S1. Sensitivity of results to the assumption that 6 = 2.39. Violin plots show
the distribution of abundance relative to carrying capacity in 2013 for 0 = 1, 2.39,
and 18.17 across two scenarios for the prior for 7 (columns) and observed ship strikes
in 2013 (rows). The horizontal line at 0.6 denotes the level below which the popula-
tion is considered depleted.

Figure §2. Joint posterior distributions for the base case. Lower triangle of matrix
shows pairwise parameter scatterplots, the diagonal shows the priors (black lines) and
marginal posteriors (gray histogram), and the upper triangle denotes the empirical
pairwise parameter correlations, whose magnitude is proportional to the size of text.
The priors for g, and ¢ are so broad they lie nearly on the x-axis and are difficult to see.

Figure §3. Impact of the number of strikes assumed for 2013, S‘Z’RSB, on relative
abundance for 2013 and 2050 (using the vessel model under no mitigation). Filled
gray areas representing the 0.95, 0.75, 0.5, 0.25, and 0.05 posterior percentiles are
shown. The probability of being classified as depleted (i.c., below 60% of K) is shown
as the solid black line.

Figure §4. Relationship between » and abundance relative to carrying capacity in
2013. Posterior draws for the base case are shown as points. The horizontal line at 0.6
denotes the level below which the population is considered depleted, and the vertical
line at 0.04 indicates the default net productivity rate (equivalent to 7) used for ceta-
ceans (Marine Mammal Protection Act; Carretta ez z/. 2012).
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Figure S5. Relationship between total catches and base case abundance relative to
carrying capacity in 2013. Points are shown for the base case for each of the 1,000
catch series and the median relative abundance (filled squares) and Sth percentile (cir-
cles). A linear model fit is shown for both sets of points: median (solid line; R*<0.01;
P-value of slope = 0.68) and 5th percentile (dashed line; R? =0.01; P-value of slope
<0.001). The horizontal line at 0.6 denotes the level below which the population is
considered depleted.

bTaé/e §1. Summary of ship strike scenarios used to define the plausible range for
S



